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Foreword from General Chair EECSI 2019 
 
In the name of Allah, Most Gracious, Most Merciful. 
 
Welcome to the sixth International Conference on Electrical Engineering, Computer Science 
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to all partners in publications and sponsorships for their valuable supports. 
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impossible without our outstanding committee, so I would like to extend my sincere 
appreciation to all committees and volunteers from Universitas Budi Luhur as a host and all 
colleagues from Universitas Gadjah Mada, Universitas Diponegoro, Universitas Sriwijaya, 
Universitas Ahmad Dahlan, Universitas Islam Sultan Agung, Universitas Muhammadiyah 
Malang, Universiti Teknologi Malaysia and IAES Indonesia Section for providing me with 
much needed support, advice, and assistance on all aspects of the conference. A special 
thanks for IEEE Indonesia Section for the technical co-sponsorship during the conference. 
We do hope that this event will encourage the collaboration among us now and in the future. 
 
We wish you all find opportunity to get rewarding technical program, intellectual inspiration, 
renew friendships and forge innovation, and that everyone enjoys the trip to Bandung. 
 
 
 
 
 
 
Dr. Mohammad Syafrullah 
General Chair EECSI 2019 
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Foreword from IAES Indonesia Section 
 
Bismillahirrohmannirrahim, 
Assalamualaykum warohmatullahi wabarakatuh and Good Day, Ladies and Gentlemen, 
 
We would like to welcome our colleagues to attend the 6th International Conference on 
Electrical Engineering, Computer Science and Informatics (EECSI 2019) in Bandung on 18-
20 September 2019.  
 
I hope this event will become a great event for researchers, engineers and professionals to 
strengthen ties and partnerships and their findings and development to the world in the field 
of electrical, computer, and informatics. 
 
Institute Advanced Engineering and Science (IAES) collaborating with Universitas Budi 
Luhur, Universitas Diponegoro, Universitas Ahmad Dahlan, Universitas Gajah Mada, 
Universitas Islam Sultan Agung, Universitas Sriwijaya, Universitas Muhammadiyah Malang, 
and Universiti Teknologi Malaysia as several tops universities have successfully organized 
the conference six times since year 2014. This achievement is due to valuable contributions 
also from our colleagues from Universitas Budi Luhur. I would like to put my sincere gratitude 
and appreciation for all partners, friends, organizing committee, reviewers, keynote 
speakers, and participants who have made this event as a key stage to show great progress 
to the world as today.  
 
I would also like to extend my gratitude to Rector of Universitas Budi Luhur, academia and 
supporting staffs from Universitas Budi Luhur who become a main host and IEEE Indonesia 
section as a technical co-sponsor for EECSI 2019.  
 
We wish you a happy conference and success in Bandung. 
 
Thank you. 
 
 

 

 

 

 

Assoc. Prof. Mochammad Facta, Ph.D 
IAES – Indonesia Chapter 
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Foreword from Rector Universitas Budi Luhur 
 
Distinguished Guests and Participants, Excellencies, 
Ladies and Gentlemen 
 
On behalf of the EECSI 2019 conference organizers, I would like to express my gratitude to 
all of you, who have come together here from various countries, for your cooperation which 
has enabled us to conduct a highly fruitful conference. 
 
In this year’s EECSI Conference which main theme was “Bridge Toward Industrial 
Revolution 4.0 and Its Applications on Electrical, Electronics, Computer Science and 
Informatics for Humanity”, I expected that every participant to make contribution to this 
related field and promote mutual understanding among the participants through this event. 
 
It is good for Budi Luhur University to learn about the excellent research done from different 
country regarding the conference topic. We also learned new ideas from each other, which 
we could adopt to further improve our work in this important area. I would like to pay my 
deep respect to all the participants for your positive participation. 
 
We greatly appreciate the support we have from the EECSI conference organizing 
committee, to the Program Chairs, to the Program Committee for their extremely hard work 
for the details of important aspects of the conference programs and social activities. They 
have made this a very pleasant experience. 
  
Finally, on behalf of the Conference Committee, I would like to express my appreciation to 
all the participants for taking time out of your busy duties to attend the event and to all your 
organizations for sending excellent participants to the event. 
 
 
 
 
 
 
Assoc. Prof. Dr. Ir. Wendi Usino, M.Sc, MM 
Rector Universitas Budi Luhur 
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Abstract— The detection of a hand movement beforehand 
can be a beneficent tool to control a prosthetic hand for upper 
extremity rehabilitation. To be able to achieve smooth control, 
the intention detection is acquired from the human body, 
especially from brain signal or electroencephalogram (EEG) 
signal. However, many constraints hamper the development of 
this brain-computer interface (BCI), especially for finger 
movement detection. Most of the researchers have focused on 
the detection of the left and right-hand movement. This article 
presents the comparison of various pattern recognition method 
for recognizing five individual finger movements, i.e., the 
thumb, index, middle, ring, and pinky finger movements. The 
EEG pattern recognition utilized common spatial pattern (CSP) 
for feature extraction. As for the classifier, four classifiers, i.e., 
random forest (RF), support vector machine (SVM), k-nearest 
neighborhood (kNN), and linear discriminant analysis (LDA) 
were tested and compared to each other. The experimental 
results indicated that the EEG pattern recognition with RF 
achieved the best accuracy of about 54%. Other published 
publication reported that the classification of the individual 
finger movement is still challenging and need more efforts to 
achieve better performance.   

Keywords—EEG, pattern recognition, finger movement 

I. INTRODUCTION (HEADING 1) 
Bio-signal based classification for predicting a user 

intention has been developed for decades to control a therapy 
robot for rehabilitation [1][2][3]. Most of them utilize 
electromyography (EMG) signal and very few employ 
electroencephalogram (EEG)[4]. In fact, EEG signal is very 
beneficial especially for a patient who possesses a muscular 
problem. Therefore, for such people, a limb movement 
classification based on EEG signal is needed.  

The stages of the classification of the limb movement 
using EEG signal is similar to that using EMG signal, but with 
more rich features [5]. Special for hand movement, the focus 
of the movement classification is to differentiate the left or 
right-hand movement [4][6][7]. In fact, the hand movement 
includes finger movement. Fortunately, the direction of brain-
computer interface (BCI) heads to the finger movement 
detection [8][9][10][11]. 

The success of the BCI for finger movement recognition 
depends on the feature extracted from the EEG signal beside 
to the classifier. But the features are more important than the 
classifiers. Therefore, many EEG features have been 
developed such as common spatial pattern (CSP) [5][12], 
continuous wavelet transform[10] and so on. In addition, there 
are several classifiers have been tested and employed for EEG 
pattern recognition. Among them are support vector machine 
(SVM)[13], k-nearest neighborhood (kNN)[14], random 
forest (RF) [15], and linear discriminant analysis [9] 

 Unfortunately, most of the EEG pattern recognition on the 
limb movements focused on a binary classification that 
classifies either foot and hand movements, or right and left-
hand movements[16]. Luckily, the trend has extended to 
finger movement [8][9][10][17]. To best of the author’s 
knowledge, the multiclass classification for five individual 
finger movements or more is still rare[18].  

This article presents the comparison of different pattern 
recognition methods for finger movement classification, 
especially for all five fingers. The multi-class classification for 
five individual finger movements is challenging. One 
publication reported that accuracy of around 43% was 
achieved when classifying five finger movements using event-
related potential (ERP) feature and support vector machine 
(SVM) [16]. 

II. MATERIAL AND METHODS

A. EEG Pattern recognition 
Fig. 1 shows the stages of EEG pattern recognition. It is 

started with the data acquisition of EEG signals. Then, the 
EEG signals are filtered and segmented in a specific window 
length. In this segment, several features are extracted and fed 
to the classifier. Finally, the classifier predicts the intended 
movement after undergoing the training phase. 

Fig. 1. EEG pattern recognition method for finger movement classification 

B. Data Acquisition 
The brain signal or so-called EEG signal is taken from 

[18]. The dataset used is a collection of EEG signal for finger 
movement taken from 4 intact subjects. The sampling 
frequency of the data acquisition is 200 Hz using EEG-1200 
JE-921A from Nihon Kohden that is consisted of 19 EEG 
electrodes in the standard 10/20 system [18].  

During the data acquisition, the subjects were seated in the 
front of the computer screen displayed the finger picture that 
should be imaged to move. The subject was asked to image 
the correspondence individual finger movement for 1 second 
and had a rest for 1.5 – 2.5 second. The experiment involved 
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five individual movements, i.e., thumb (T), index (I), middle 
(M), ring (R), and pinky (P) fingers. Each movement was 
repeated 300 times. In total, there are about a duration of 25 
minutes for whole experiments.   

C. Filtering and windowing 
EEG signal contains noises that can influence the 

performance of the pattern recognition. Therefore, the signal 
was filtered using a band-pass filter of 0.53 – 70 Hz and a 
notch filter of 50 Hz to overcome the electric power 
interference. Furthermore, the pattern recognition system was 
applied to each segment with one second of the window length 
overlapped every 0.1 seconds.  

D. Common spatial pattern 
In addition to the hardware filter, the EEG signal 

underwent spatial filtering using a common spatial pattern 
(CSP). CSP method is proven to divide the neural signal into 
different components related to task-common and task-
specific component [19]. CSP is optimally employed for 
binary classification problem. This article involves five 
different classes. Therefore, an extension of CSP for the 
multiclass problem was used as indicated in [20]. We used five 
components of CSP led to the classifier, as shown in Fig. 2 
and Fig. 3. It means, nineteen EEG signals out of nineteen 
EEG channels are projected and reduced to five data only. 
These five outputs will be the input of the classifier. 

Fig. 2. Plotting of five components of CSP on Subject A 

Fig. 3. Plotting of five components of CSP on Subject B 

E. Classification 
This paper compares different pattern recognition methods 

by evaluating different classifiers. There are four classifiers 
involved in the experiments i.e., support vector machine 
(SVM)[13], k-nearest neighborhood (kNN)[14], random 
forest (RF) [15], and linear discriminant analysis [9]. As for 
SVM, the radial basis function (RBF) kernel with C = 1.0 dan 
gamma = 0.2. Meanwhile, in kNN, we selected k = #feature in 
which 5. For the random forest, we set 100 trees. The 
experiments were run on the cloud server using python 
programming on Google Colab. The server computer has 
12.72GB of RAM and GPU.  

III. RESULT AND DISCUSSION

Data were divided into two groups i.e., training data and 
testing data using 5-cross-validation. The results of the 
training phase are depicted in Table 1. It can be seen from this 
table that random forest classifier is the most accurate one. It 
achieved 100% accuracy. Probably, the RF experienced 
overfitting. The testing result will confirm this prediction.  

 If we omit RF, kNN is the most accurate classifier on the 
training phase across four subjects. Fig. 4 shows this fact 
clearly. Furthermore, SVM and LDA are very close to each 
other. 

TABLE I. TRAINING ACCURACY USING 5-CROSS VALIDATION 

Fig. 4. Averaged accuracy of four classifiers on training stage 

Training 
Different from the results on the training stage, the 

accuracy of the testing stages is close to each other, especially 
for kNN and RF. These results confirm what we said before 
that RF underwent overfitting. Nevertheless, RF attained the 
best testing accuracy of about 54%.  

The trend is still the same as the training results. LDA is 
the worst but it is very close to SVM accuracy. Fig. 5 presents 
clearer information about accuracy comparison among these 
classifiers.  

TABLE II. TESTING ACCURACY USING 5-CROSS VALIDATION 

Fig. 5. Averaged accuracy of four classifiers on the testing stage 

Mean STD Mean STD Mean STD Mean STD

A 43.8 0.3 69.3 0.5 100 0.0 40.0 0.1

B 41.7 0.3 66.0 0.2 100 0.0 39.4 0.2

C 40.6 0.2 69.6 0.3 100 0.0 37.1 0.4

D 35.8 0.2 69.8 0.3 100 0.0 31.6 0.2

AVERAGE 40.5 0.2 68.6 0.3 100 0.0 37.0 0.2

LDA  (% )
SUBJECT

SVM (% ) kNN  (% ) RF  (% )

Mean STD Mean STD Mean STD Mean STD

A 42.6 0.4 52.3 0.6 55 0.7 39.8 0.2

B 41.1 0.1 48.9 0.4 51 0.5 39.0 0.4

C 39.5 0.5 51.6 0.4 56 0.6 36.8 0.7

D 34.8 0.8 52.5 0.2 54 0.6 31.4 0.3

AVERAGE 39.5 0.5 51.3 0.4 54 0.6 36.7 0.4

LDA  (% )
SUBJECT

SVM (% ) kNN  (% ) RF  (% )
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To analyze the classification performance on the 
individual finger, we investigate the confusion matrix of the 
classifier. In this case, two best classifiers were investigated 
as shown in Fig. 6 and Fig. 7. These figures present the 
normalized confusion matrix in which number “1” shows the 
accuracy 100%. Fig. 6 shows that the pattern recognition using 
RF classified the thumb movement by the accuracy of about 
63%. However, the system misclassified the index movement 
as the thumb movement by the accuracy of 22% in which it is 
the worst accuracy compared to the rest finger movements. 
Probably, this fact is influenced by the closeness position of 
thumb and index fingers. This analysis is supported by the fact 
on the other finger movements. For example, the worst 
accuracy of the index finger movement occurred on the thumb 
and the middle finger in which their position is close to each 
other. 

   

Fig. 6. Normalized confusion matrix resulted from Random Forest on 5-
cross validation on Subject A 

Similar to the RF, the best performance of the EEG pattern 
recognition occurred when it classified the thumb movements. 
However, the system misclassified the index finger movement 
as the thumb movements by the accuracy of 22%. As for the 
other individual movements, the most misclassified fingers 
occurred on the closest to the intended fingers. This fact can 
be seen clearly in the case of the index and middle finger 
movements. The index finger was misclassified mostly to the 
thumb and middle fingers movements. Meanwhile, the middle 
finger was misclassified to the index and ring finger 
movements. 

 
 

Fig. 7. Normalized Confusion matrix resulted from kNN on 5-cross 
validation on Subject A 

If we just look at the results in this article, we conclude 
that the performance of the pattern recognition is not 
acceptable. However, to be fair, we need to compare the 
results with another reported publication that was using the 
same dataset with the same purpose. Murata et al. [18] had 
developed an EEG pattern recognition to classify these five 
finger movements. The EEG pattern recognition utilized SVM 
and event-related potential (ERP) and or event-related 
desynchronization (ERD) features. The attained accuracy was 
about 43%. This comparison indicates that decoding 
individual finger using EEG is challenging. 

IV. CONCLUSSION 
This article presents the comparison of various EEG 

pattern recognition methods for classifying the five individual 
finger movements. The EEG pattern recognition consists of 
common spatial pattern for feature extraction and compares 
four different classifiers i.e., SVM, random forest, kNN, and 
LDA. The experimental results on 5-fold cross-validation 
show that the random forest achieved the best accuracy of 
about 54% but it is very close to the accuracy of kNN. 
However, the Random forest experienced overfitting. As for 
the LDA and SVM, their accuracy was the first and second-
worst among the tested classifiers. The SVM’s performance 
can be improved by optimizing the parameters of the kernel. 
Compared to the published work, the performance achieved in 
this article is acceptable. The classification of individual 
finger movement is still challenging.  
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